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Population decline is a key contemporary demography challenge. Previous work has mea-
sured the national extent of population decline, and we know that it is more acute in Japan
and Eastern Europe and is set to accelerate across many industrialized countries. Yet, lit-
tle is known about the population trajectories leading to current trends of depopulation
and their underpinning demographic and contextual factors. To address this gap, we aim
to identify and characterize the different trajectories of depopulation in Spain from 2000
to 2020 at the small area level using sequence analysis, spatial autocorrelation analysis,
decomposition techniques, and multinomial logistic modeling. We show that while Spain
recorded an overall 17.2% national population growth between 2000 and 2020, 63% of
municipalities experienced depopulation. We identify six trajectories of population decline,
with a well-defined northwest-south divide. These trajectories include mostly rural munici-
palities, but also certain small- and medium-sized cities. Natural decline comprises the main
demographic component underpinning differences in the extent of depopulation across tra-
Jectories, and international migration plays an important role in explaining transitions to
decline since the financial crisis of 2008. Small and old populations, and, to a lesser extent,
remoteness from cities are key features characterizing areas of high decline.

Introduction

Population decline is a major contemporary demographic challenge across many industrialized
countries. Population decline has major impacts on societies and their economies, putting pressure
on tax collection, the sustainability of the public pension systems and the provision of services,
including health and education (Lee 2011). Population decline also erodes the national labor
market, diminishing local workforces and creates skills gaps (Bloom, Canning, and Fink 2010).
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It also opens divisive social debates about immigration as a potential solution to offset population
decline (Lee 2011; Collantes et al. 2014). Europe is the key epicenter of population decline
(Bandrés and Azén 2021). The European Union is currently promoting measures to mitigate
depopulation (European Parliament 2021), and the Spanish Government announced plans to
invest 10,000 million euros to combat depopulation, more than 10% of the European Union’s
COVID-19 recovery plan (Moncloa 2021).

At present, a total of 19 European countries are experiencing depopulation, the majority
confined to Eastern and Southern Europe (UN 2019; Eurostat 2020). We know that population
decline does not occur uniformly across space. Depopulation is more common in peripheral rural
areas (Collantes and Pinilla 2011; Johnson and Lichter 2019) and increasingly occurring in cities,
particularly in countries undergoing national population decline (Wolff and Wiechmann 2018).
Previous work has thus provided valuable insights into the contemporary geography of population
decline and its potential consequences. However, less is known about the different long-term
trajectories of population change leading to depopulation, how they differ in space and their
underpinning factors (Newsham and Rowe 2022).

An evolutionary approach is needed for understanding long-term trajectories of population
change. Such an approach needs to capture the timing, extent, duration, and relative sequencing
of population changes over a long-time frame (Patias, Rowe, and Arribas-Bel 2021). Conceptu-
alizing population changes within a trajectory framework can enhance our understanding of path
dependence patterns. It can provide valuable insights into how past conditions have contributed
to laying out the foundations for current population outcomes. An evolutionary approach also
offers an opportunity to recognize the diversity and complexity of population changes leading
to contemporary patterns of depopulation. Despite a recognized need for such an approach, con-
ceptual, methodological, and data challenges have constrained its application to understanding
depopulation. Only in the last two decades, large longitudinal spatial data and methodological
approaches have become available to measure and analyze trajectories of population change over
a long period of time at a subnational scale.

To address this gap, we aim to analyze the long-term trajectories of depopulation across
subnational areas in Spain. Specifically, we seek to identify distinctive trajectories of population
decline, their geographic distribution and determine key demographic and contextual factors
underpinning these trajectories. Drawing on administrative annual population register data from
2000 to 2020, we apply sequence analysis to identify trajectories of depopulation across a total of
8,131 Spanish municipalities. We then use a spatial autocorrelation analysis to determine if there
is spatial association amongst trajectories and decomposition methods to identify the relative
contribution of natural change, internal and international net-migration to shaping the identified
trajectories of population change. Additionally, we employ multinomial logistic regression
modeling to identify key contextual factors characterizing these trajectories.

Spain is selected as a case study as it is projected to start experiencing population decline
from 2022 under the most probable United Nations (UN) population projection scenario.
Population decline is already underway in various areas across the country, particularly in rural
areas in the northwest and the interior of Spain. These rural areas have recorded depopulation
since the mid-19th century, primarily due to internal migration of young people to large
cities (Camarero 1993; Collantes and Pinilla 2011). This population movement has resulted in
declining fertility and increased aging from the 1960s to the present (Del Rey and Cebran 2010),
accentuating existing patterns of population decline in rural areas (Collantes and Pinilla 2011).
Spreading geographically, recent work has additionally revealed a growing number of small- and
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medium-sized cities undergoing population decline following the 2008 global financial crisis
(Gil-Alonso et al. 2021; Gonzélez-Leonardo 2021).

This article is structured as follows: First, we discuss the proximate demographic drivers of
population decline before reviewing the underpinning contextual drivers of depopulation and the
key historical trends of population change Spain. Second, we describe the data and methodology
used for the analysis. Third, we present our results. We first analyze the contemporary patterns
of population change in Spain at the subnational level before identifying a distinctive set
of depopulation trajectories and studying their spatial distribution. We then analyze the key
demographic and contextual factors underpinning differences across these clusters. Finally, we
present the conclusions and discussion of our results.

Background

Proximate demographic drivers of population decline

Population change is determined by the combined effects of fertility, mortality, and migration. At
an aggregate level, countries in the second demographic transition show subreplacement fertility
and increasing life expectancies (Ezeh, Bongaarts, and Mberu 2012). Such trends have resulted
in an aging of societies and demographic momentum as fertility can no longer sustain population
growth (Coleman and Rowthorn 2011). In this context, immigration has become the primary
factor of population change (Lee 2011; Newsham and Rowe 2021). Across Europe, divergent
trajectories of population change exist, with growth occurring in North and West countries
while decline is prevalent in Eastern and in a growing number of Southern European countries
(UN 2019; Eurostat 2020). While subtle differences in low fertility extremities offer some
explanation for these differences, patterns of international migration are primarily responsible
(Sobotka and Fiirnkranz-Prskawetz 2020).

Enabled through the Schengen agreement of free movement of people, international migra-
tion has resulted in differentiated demographic impacts across the European Union. It has
acted to increase the population of Western European countries (Kahanec and Pytlikova 2017),
while simultaneously contributing to population declines in Eastern nations (Sobotka and
Fiirnkranz-Prskawetz 2020). Southern European countries have also recorded inflows of inter-
national migrants, with immigration being highly dependent on economic factors (Arango 2015;
Domingo and Cabré 2015). As a consequence, these countries tend to experience temporary
population decline during economic downturns (Gonzalez-Leonardo 2021).

While trends of national depopulation are relatively recent in European countries, subnational
population decline is not a modern phenomenon. It has been recorded across Europe at various
points in history (Collantes and Pinilla 2011; UN 2019). Internal migration has been influential
in determining patterns of decline, particularly through rural to urban migration (Collantes and
Pinilla 2011; Rowe et al. 2019). Rural-to-urban migration has historically generated population
growth in urban agglomerations and depopulation in rural areas, especially during periods of
rapid urbanization (Johnson and Lichter 2019; Reynaud et al. 2020). Certain cities in peripheral
regions have also experienced population decline as a result of out-migration and increasing aging
levels (Turok and Mykhnenko 2007; Kabisch and Haase 2011; Wolff and Wiechmann 2018).

The spatial patterns and age selectivity of internal migration tend to accentuate population
losses over time. Migrants typically have a young age profile and are attracted to large urban
centers for employment, educational and entertainment opportunities, particularly from rural
areas, towns and small cities (Florida 2002; Rodriguez-Pose and Ketterer 2012). Hence, places
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undergoing depopulation tend to experience sustained aging in their compositional population
structures (Rodriguez-Vignoli and Rowe 2018) and the loss of anticipated fertility outcomes (Del
Rey and Cebran 2010; Franklin 2020), resulting in further future population declines (Sobotka
and Fiirnkranz-Prskawetz 2020).

Contextual drivers of depopulation

Shaping the effects of the proximate determinants of population change is a range of contextual
factors. At the subnational level, these contextual factors reflect local population, social,
geographic, and economic structures. The size and age structure of the local population are key
in determining population outcomes. Areas with small and old populations are closely associated
with patterns of depopulation as loss of young populations accelerates aging and future population
decline (Recafio 2017). The share of foreign-born population also influences population change,
with concentrations of immigrant populations associated with population growth, producing a
reinforcing effect through networks as established immigrant settlements attract new immigrant
populations (Patias, Rowe, and Arribas-Bel 2021). Immigrant settlements also tend to stimulate
population growth by fostering fertility outcomes (Bayona-i-Carrasco and Gil-Alonso 2013).

Geographical factors also influence population outcomes. Areas in the close proximity to
large urban centers tend to expand as urban areas experience population growth (Casado-Diaz,
Martinez-Bernabéu, and Rowe 2017). In contrast, areas in remote locations, with high altitude
and limited accessibility are less likely to experience population spill-overs (Johnson and
Lichter 2019; Gurria-Gascén and Nieto-Masot 2020). Population size determines the radius of
urban influence on surrounding areas with population growth spilling over to neighboring areas
(Degado-Vifias 2019; Reynaud et al. 2020). Such spill-overs are less likely to occur around
small- and medium-sized cities (Degado-Viifias 2019).

Economic factors also play a major role in defining the direction of population change.
More dynamic, vibrant, and diverse local economies are more likely to retent and attract young
individuals and therefore promoting future population growth (Florida 2002; Rodriguez-Pose
and Ketterer 2012), whereas less dynamic labor markets experience a rapid decay of young
populations (Soja 2000). On the other hand, population decline has been associated with
agricultural activities, with young people leaving rural areas in the pursuit of educational and
employment opportunities (Faggian, Corcoran, and Rowe 2017; Gonzélez-Leonardo, L6pez-Gay,
and Esteve 2022). The availability of housing is also a factor that may influence population
change. Increases in housing supply may attract new settlers, especially into the housing rental
market, stimulating local population growth, while a shortage of supply and high pricing can
trigger an exit from certain residential areas (Mulder 2006).

Thus, existing work has progressed our understanding of depopulation, identifying the
extent and spatial patterns of population decline. This work has, however, been descriptive in
nature, and relied on national scale analysis adopting a static approach comparing two points in
time. Less is known about the different trajectories of population change and contextual factors
underpinning contemporary trends of depopulation from an evolutionary perspective. This is
crucial as present population trends are not only the result of current dynamics, but also of a
cumulative historical process (Franklin 2020).

Spain case study: A long history of subnational population decline
Since the year 2000, Spain has experienced a significant population growth of 6.8 million people,
from 40.5 to 47.3 million, by 2020. However, this trend was not linear. Rapid growth was
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observed until 2008 where the global financial crisis triggered its deceleration and subsequent
decline from 2012 to 2015 before resuming growth from 2016.

Observed population growth has been driven by international migration, with more than
seven million immigrants arriving to the country between 2000 and 2008 (Arango 2015).
Immigrants contributed to increase national population growth and elevate fertility since migrants
are typically young people of childbearing age and tend to have higher fertility levels than the
native population (Del Rey and Grande 2015; Gonzélez-Ferrer et al. 2017). Following the global
financial crisis of 2008, negative rates of international migration were recorded, between —37 K
and —251 K from 2010 to 2014. Concurrently, natural change declined due to decreasing fertility
rates and increasing population aging, recording accelerating negative rates from —0.4%o in 2015
to —1.22%0 in 2019. Since 2015, population decline has been reversed due to a new rise in immi-
gration, observing a positive net migration of 453 K in 2019, as the Spanish economy rebounded
after a long period of economic depression (Lopez-Gay, Andudjar-Llosa, and Salvati 2020).

Despite an overall trend of national population growth during the new millennium, Spain has
recorded subnational patterns of population decline, particularly in rural areas in the northwest
of Spain (Castile and Ledén, Galicia, Asturias) and provinces eastern Madrid (Guadalajara and
Cuenca) (Collantes and Pinilla 2011; Delgado Urrecho, 2018). However, subnational depopula-
tion is not a new phenomenon in Spain. From 1850 to 1970, rural depopulation was observed in
several rural areas across the country due to high levels of internal out-migration which intensified
during a period of late and rapid industrialization in the 1960s, especially in the above-mentioned
territories (Collantes and Pinilla 2011). Despite decreasing internal out-migration since the
1970s, the continuing outflow of young people has triggered a sustained fall in fertility leading
to an endemic pattern of rural depopulation (Camarero 1993; Del Rey and Cebran 2010).

International migration has however contributed to mitigate depopulation in some regions of
the country (Collantes et al. 2014). Immigrants tend to settle in main urban agglomerations and,
to a lesser extent, in small and medium cities or specific agricultural and tourism employment
centers in rural areas of the Mediterranean, south and north-east of Spain (Bayona-i-Carrasco and
Gil-Alonso 2013). Spanish internal migration patterns have also resulted in suburbanization, with
population growth observed around cities and rural areas in their close proximity, particularly
surrounding the major urban agglomerations (Lépez-Gay 2008; Susino and Duque 2013;
Collantes et al. 2014). At the same time, rural areas in the north-west, distant from large cities and
with traditional industries, such as agriculture and livestock farming, have recorded population
losses due to negative natural change and net internal migration (Collantes and Pinilla 2011;
Molinero 2019).

Taken together, existing work offers an overview of the main trends of population change
and the role of fertility, internal and international migration in shaping these trends. Yet, this
does not provide an evolutionary view to identify distinctive long-term trajectories of subnational
depopulation, or explain how the evolving trends of fertility, mortality, internal and international
migration have contributed to shape local trends of population decline across Spain.

Data and method

We developed a five-stage methodology to identify long-term trajectories of population decline
and analyze their underlying factors (Fig. 1). First, we calculated the extent of population
change between January 1, 2000 and January 1, 2020 for individual municipalities to select
areas experiencing population decline. Second, we used sequence analysis to identify trajectories
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Figure 1. Diagram summarizing data and method. Source: Compiled by the authors.

of population decline across Spanish municipalities. Third, we explored the geographical
distribution and spatial autocorrelation between trajectories. Fourth, we quantify the contribution
of natural change, net internal and international migration to shaping these trajectories. Fifth,
we implemented a multinomial logistic regression model to examine the underlying contextual
factors associated with the identified set of trajectories. Next, we describe each of these five stages.

Data

We drew upon annual population register data from the Instituto Nacional de Estadistica (INE)
for a total of 8,131 Spanish municipalities from the period 1 January 2000 to 1 January 2020.
Boundary changes over time have affected municipal geographies. To mitigate the impact of
these changes and ensure a temporally consistent spatial framework, we used an “update to
contemporary zones” approach (Rowe 2017) by adapting the municipal boundaries from 2000
to 2019 to the base of 2020 (see Goerlich et al. 2015).

Method

Stage 1

We computed the overall percentage rate of population change between 2000 and 2020 for
individual municipalities and by settlement typology. To define the settlement typology, we
classified municipalities within urban areas as core cities and suburbs using official definitions of
the Spanish Atlas Estadistico de las Areas Urbanas of the Ministerio de Transportes, Movilidad
y Agenda Urbana (MITMA). For municipalities not included in any urban areas, we classified
units with over 10k inhabitants as towns, and areas smaller than 10k as rural areas (Collantes and
Pinilla 2011).

Step 2

We identified a total of 5,106 municipalities that experienced population decline between 2000
and 2020. We focus our analysis on these municipalities only as this enables better distinction
between distinct trajectories of depopulation. We applied sequence analysis to identify distinctive
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trajectories of population decline across Spanish municipalities. We then compare trajectories
through the application of Ward’s hierarchical clustering procedure, defining a typology of
Spanish subnational population decline trajectories. Sequence analysis enables the identification
of similar longitudinal trajectories of population decline based on categorical data capturing
differences in the ordering, timing, magnitude and pace of population decline. Dynamic time
warping represents an alternative tool for the identification of systematic trajectories in the data
and can be applied to continuous data. Yet, sequence analysis is a more established and tested
approach in geographical analysis (e.g. Delmelle 2016; Patias, Rowe, and Arribas-Bel 2021),
and hence we implemented this approach.

Sequence analysis requires data in a longitudinal structure and categorical formatting. To
apply our population register data, we used the annual percentage rate of change for each
municipality to distinguish between seven mutually exclusive classes of population change: high
decline (<—3%), decline (—3% to —1.5%), moderate decline (—1.5% to —0.5%), stable (—0.5%
to 0.5%), moderate growth (0.5%—1.5%), growth (1.5%-3%) and high growth (>3%). For the
analysis, we used a three-year smoothing of the rates to avoid our classification being impacted
by random yearly variability in small spatial units. To define our population classes, we carefully
assessed the distribution of annual population changes, particularly the lower end representing
population decline. Examining the full distribution of annual population decline across all years
in our sample, we considered population declines over two SDs from the mean to be extreme
and concluded that declines over 3% were unusual and therefore set our lower limit. Then we
considered concentration of population changes around the mean (—0.28) as stable changes and
divided the remaining data into two equal intervals, defining our decline (—3% to —1.5%) and
moderate decline (—1,5% to —0.5%) categories. The trajectories of population decline are then
represented by the sequential ordering of these categorical classes.

To identify similar trajectories of population decline, we are first required to assess the
similarity between each sequence. This is a function of the number of edits required to make
sequences identical. Such edits are either insertion/deletion (indel) or substitution operations
that incur a cost if performed. Sequences are more dissimilar when the cost to transform one
into another is greater. Various dissimilarity metrics can be used to compute sequence similarity
(Studer and Ritschard. 2014). We apply a metric known as Dynamic Hamming Distance as it
enables us to consider the year-to-year transition rates between each of our seven classes of
population change and thus more accurately capture the timing of transitions between these
population states (Lesnard 2010). The resulting metric is a time-dependent substitution cost
matrix which is used to quantify the similarity across individual sequences. A matrix of sequence
dissimilarity is computed and used in a cluster analysis to identify similar trajectories of
population decline. We used the Ward hierarchical ascending cluster algorithm (Ward 1963)
to group similar trajectories. Our results are robust to other clustering methodologies, namely
K-medoids (Kaufman and Rousseeuw 2009), though Ward’s method was favored due to its
simplicity and reduced heterogeneity between groupings. To select the optimal number of
groups, we empirically assessed a range of cluster solutions, considering the Point Biserial
Correlation, Average Silhouette Width, and Hubert’s Somers’ D, deciding on a six-cluster
solution.

Stage 3
We mapped the trajectories of depopulation to explore their geographical distribution. We then
analyzed the patterns of spatial autocorrelation between municipalities based on our identified
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set of trajectories. We assessed whether trajectories of a given type are more likely to be
neighbored by trajectories of a specific type. For example, we examined if municipalities
experiencing trajectories of Consistent High Decline are more likely to be neighbors of
municipalities following trajectories of Increasing High Decline. Given the categorical nature
of data identifying six trajectories of population decline, we used the join count statistic for
binary cases proposed by Cliff and Ord (1981) to measure the degree of spatial correlation
between these trajectories. To this end, we used a rank order of neighborhoods and considered
order 2 neighbors. The join count statistic assesses the co-occurrence of trajectories in space.
Intuitively, positive spatial autocorrelation can thus be identified if municipalities following a
given trajectory of depopulation are neighboring municipalities experiencing the same or other
trajectory. Formally, spatial autocorrelation occurs when the number of join occurrences is
significantly higher than expected by chance (Cliff and Ord 1981). Finally, we created an index
of spatial autocorrelation as a rate between the number of neighbors from the join count and
that from the random distribution (see Table S1 in Appendix S1) and visualized our results in a
heatmap.

Step 4

We then used register annual fields of births, deaths, and migrations from the INE to analyze
the demographic components underpinning differences across the set of identified depopulation
trajectories. Specifically, we explored the contribution of natural growth, net internal migration
and net international migration to the annual rates of population change between 1 January,
2002 and 31 December, 2019, as we are now analyzing events and flows — See equation 1
in Appendix S1. We sourced data from the Movimiento Natural de la Poblacién to analyze
births and deaths, and from the Estadistica de Variaciones Residenciales (EVR) for internal
and international migrations. We analyzed data starting in 2002 because this is the first year
that emigration data were collected. Data for municipalities with populations of less than 10k
inhabitants are not openly available in the EVR. However, we have the full data thanks to a data
sharing agreement with the INE.

Step 5

We estimated a multinomial logistic model to identify a set of contextual factors characterizing
our trajectories of population decline and assess their differences. A multicategorical variable
indicating trajectory type was used as the dependent variable and modeled as a function of a set of
demographic, geographic, and economic contextual factors: population size, over-aging, propor-
tion of young adults, proportion of foreign-born, population in the capital city, distance to core
cities, altitude, proportion of nonfarming jobs and proportion of housing rentals (Tables S2 and S3
in the Appendix S1 describe the set of covariates included in our model). We consider municipal-
ities experiencing population growth as a benchmark to identify the contextual factors associated
with depopulation. The model thus assesses the variables predicting the probability of an area tran-
sitioning through one of our identified depopulation trajectories (see equation 2 in Appendix S1).
Correlation coefficients are reported in Fig. S1 in Appendix S1. All the continuous variables
were standardized, subtracting the mean and dividing by two SDs, following Gelman (2008).

Results

This section first presents an overview of the overall patterns of population change across
municipalities in Spain before describing the identified set of trajectories of population decline.
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All areas 3,025 25.8% 5,106 -12.2% 8,131 17.2%

Figure 2. Population change in Spanish municipalities from 2000 to 2020 (%). Source: Compiled
by the authors using data from the INE.

Next, we analyze their geographical distribution, then discuss the contribution of natural change,
internal and international migration to shaping these trajectories, and finally identify the key set
of contextual factors underpinning these depopulation trends.

Population change during the XXI century

As indicated, the Spanish national population increased from 40.5 in 2000 to 47.3 million
inhabitants in 2020. However, this growth was spatially uneven (Fig. 2). Overall, population
growth was recorded in suburbs (34%), towns (22.6%), core cities (11.6%) and rural areas
(1.7%), though the majority of municipalities (5,106 of 8,131) experienced population decline. In
these areas, population loss totaled 12.2%. Depopulation was prominent in rural areas, occurring
in 4,993 of 7,038 units and totaling a 18.4% population loss. Incidences of depopulation were
also identified in 15 of 79 core cities, 45 of 662 suburbs and 53 of 352 towns, declining by 4.9%,
10.2% and 6.6%, respectively.
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Geographical Analysis

Fig. 2 reveals distinct spatial patterns of population change across Spanish municipalities.
High rates of population growth are typically concentrated in chief urban agglomerations, namely
Madrid and Barcelona, and in large- and medium-sized urban areas of the Mediterranean, south
and northeast: Valencia, Alicante, Seville, Murcia, Bilbao, and Zaragoza. Population growth
is also observed in coastal towns in the Mediterranean and Basque Country, as well as in
neighboring rural municipalities of large urban areas, mostly in those close to Madrid, where
population growth expands to the southern neighboring provinces of Guadalajara and Toledo. In
small and medium urban areas in the north-west of the country (e.g., in the regions of Castile and
Ledn and Galicia), moderate population growth rates are observed in suburban municipalities,
and depopulation in some core cities.

Population decline is abundant across Spanish rural municipalities but varies in extent. High
decline (>30%) is ubiquitous in the north-west (e.g. the provinces of Leén, Zamora, Salamanca,
Soria, Palencia), and across northern provinces of Lugo, Ourense and Asturias. This widespread,
high decline also extends to rural areas of bordering provinces of Madrid, namely Avila, Cuenca,
Guadalajara and Segovia, as well as to Teruel and the south of Zaragoza. In most of the provinces
of Castile-La Mancha and Extremadura, located south of Madrid, instances of high decline are
scarce in villages, with medium and moderate declines prevailing. Southern regions display a
distinct spatial pattern of moderate decline in inland rural municipalities and population growth
in coast town. In the northeast (e.g., Navarra, Huesca or Lerida), moderate decline in rural areas
is mixed with certain sectors displaying population growth.

Identifying population decline trajectories during the 21st century

These differentiated patterns of decline reveal spatial variations in the extent of population
decline but may also signal differences in the evolution of local population change leading
to these outcomes (Fig. 3). To assess differences in the evolution of population change, we
applied sequence analysis and identified six representative trajectories of population decline.
Fig. 3 displays these trajectories with colors encoding different states of population change.
The top panel presents index plots. Reading horizontally, each line in these plots represents a
municipality transition through different population states over time. The second panel displays
distribution plots. These plots reveal the proportion of municipalities in each population state in
individual years. The third panel shows mean time plots. These plots reveal the overall average
number of years in each population state. We next describe each trajectory:

Consistent High Decline (29.4%). This trajectory depicts no clear transition between states
of population change but rather a fluctuation between population states representing higher order
decline, namely high decline and decline. This trajectory therefore represents a consistent and
intense population decline with areas declining by a total of 36.5% in the past 20 years. Given
this, areas grouped in this trajectory are likely already experiencing adverse consequences of
decline. This trajectory primarily concerns rural municipalities and accounts for the highest share
of areas in decline (29.4%) and the highest total population loss, highlighting the magnitude and
severity of rural depopulation in Spain.

Increasing High Decline (11.1%). Areas in this trajectory are defined by a trajectory of
rapidly escalating population decline after the economic crisis of 2008, in contrast to Consistent
High Decline where municipalities do not show a clear transition between population states.
Particularly, transitions from moderate decline to decline and decline to high decline are
recognized. Again, this trajectory largely concerns rural municipalities and accounts for 11.1%
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Figure 3. Trajectories of municipalities with population decline from 2000 to 2020. Source:
Compiled by the authors using data from the INE.

of all declining areas. In total, these areas have observed a significant population loss of 30.9%,
5.6% lower than the trajectory Consistent High Decline.

Consistent Decline (19%). Similar to Consistent High Decline, but with relatively lower
rates of depopulation, this trajectory concerns fluctuations between lower order states of decline,
including moderate decline and decline. Areas grouped in this trajectory are characterized by
consistent, long-standing population declines and are thus also likely to have experienced issues
relating to the sizeable reduction in population (28.5%). Though mainly concerning rural areas,
this trajectory contains one sub-urban area and two towns.

Increasing Decline (19%). This trajectory describes a process of escalating population
decline with areas transitioning from states of moderate decline to decline. A proportion of
these areas experienced a brief period of moderate population growth before recording decline.
Nonetheless, areas in this trajectory have declined by a total of 17.1% since 2000. This trajectory
also concerns some towns and suburban areas, albeit only a very small number.

Increasing Moderate Decline (12.6%). This trajectory depicts a transition from stability to
moderate decline since 2008 and captures the onset of population decline in these areas. As a

"
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Geographical Analysis

result, total population loss amounts to 6.2%, the lowest of all the trajectories. This trajectory
relates to population decline occurring in nonrural areas, including 15 of 79 core cities, some
suburbs and towns. Yet, rural areas are also prevalent in this trajectory.

Growth to Decline (9.1%). This trajectory captures two distinct processes of population
change (i.e. growth and decline) and includes all states of population change at near equal
occupancy durations. In the first half of the period analyzed, population growth is the dominant
direction of population change, though a sudden and extreme shift takes place following
2008-2009 toward high decline, resulting in a total population loss of 16.9% over the duration
of the period. Exclusively concerning rural areas, this transition represents the volatility of
population change dynamics in the context of rural Spain.

Geographical distribution and spatial autocorrelation between trajectories

Next, we seek to better understand the spatial dynamics of these trajectories. As described in the
Method Section, we mapped our trajectories and measured the spatial autocorrelation using a join
count statistic. Mapping our trajectories and considering the results of spatial autocorrelation,
Fig. 4 reveals well-defined spatial patterns (northwest-south divide). High levels of positive
spatial autocorrelation exist for the trajectory Increasing Moderate Decline in the south with
a statistic of 3.07 which indicates a co-occurrence higher than by change (i.e. a value of 1).
Intuitively, this result indicates that these trajectories tend to cluster in space. Positive spatial
autocorrelation is also observed for Consistent High Decline in the northwest and provinces
eastern Madrid (1.67) and for areas transitioning from Growth to Decline in provinces southern
Madrid (1.56). Other trajectories also show moderate patterns of spatial association (i.e. values
<1.5), such as Increasing High Decline and Consistent Decline in the northwest and eastern
Madrid and Increasing Decline in the south.

First, a concentration of Consistent High Decline, Consistent Decline and Increasing High
Decline trajectories are present in most rural areas of northwestern provinces of Spain (those
in the region of Castile and Ledn) and eastern Madrid (Guadalajara, Cuenca and Teruel), the
municipalities with the highest overall population lost over the XXI century — generally more
than 30% (Fig. 2). In these areas, trajectories of Consistent High Decline are prevalent at
bordering regions of Portugal, and among provinces of northern, western and eastern Madrid,
with a positive spatial autocorrelation of 1.67. Although with lower values, positive spatial
association between municipalities with Increasing High Decline also exist (1.48), as well as for
areas experiencing Consistent Decline (1.25) and between trajectories Consistent High Decline
and Increasing High Decline (1.21). In addition to these trajectories in rural areas, some core
cities in the northwest of Spain show Increasing Moderate Decline.

A second pattern is spatial clustering of rural municipalities that experienced a transition
from Growth to High Decline in southern and eastern provinces of Madrid (spatial autocorrelation
of 1.56): center of Guadalajara, south of Toledo and north-west of Cuenca. These municipalities
present an overall population change below —17% (Fig. 2). We can relate this transition to the
expansion of the metropolitan area of Madrid before the 2008 financial crisis. A third pattern is
observed in the southern half of Spain, where Increasing Moderate Decline trajectories dominate
in rural municipalities, and population declined by about 6% (Fig. 2).This trajectory shows the
highest level of spatial autocorrelation (3.07), and is mixed with Increasing Decline (spatial
autocorrelation of 1.36 between both trajectories, and 1.29 for areas comprised within the latter)
in certain sectors (e.g., Caceres, south of Ciudad Real, west of Albacete and Granada). A fourth
pattern comprises a few enclaves across Spain with different trajectories of decline within some
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Figure 4. Geographic distribution of depopulation trajectories across municipalities (top) and
index of spatial autocorrelation between trajectories (bottom). Note: The spatial autocorrelation
index was calculated as a rate between the number of neighboring municipalities divided by the
expected number of neighboring municipalities from a random distribution; we used order two to
determine the neighboring criterion; * means statistically significant. See Table S1 in Appendix
S1 for more details. Source: Compiled by the authors using data from the INE.

provinces where population growth is the main pattern (e.g., in the interior of some north-east
provinces (Navarra, Huesca, Lerida) and in the hinterland of the Mediterranean regions), being
Increasing Moderate Decline or Increasing Decline the most common trajectories of depopulation
and displaying moderate levels of overall population decline over the XXI century (Fig. 2).

Demographic drivers of population decline

Local differences in the interactions between fertility, mortality internal and international
migration may have resulted in the distinctive depopulation trajectories observed in Fig. 3. We
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Figure 5. Individual contribution to annual population change rate by trajectory: Natural change,
net internal migration and net international migration, 2002-2019. Source: Compiled by the
authors using data from the INE.

therefore examined how these demographic factors have contributed to shaping these trajectories
of decline. Fig. 5 presents the respective contribution of these components between 2002 and
2019. First, it reveals that natural change is the principal demographic component explaining
different intensities of population decline across trajectories. Trajectories with high intensities of
decline, Consistent High Decline and Increasing High Decline, show the highest negative rates
of natural change over 2002-2019, particularly the former, totaling —1.7% in 2019, while the
latter reached —1.6%. To a lesser extent, trajectories Consistent Decline, Increasing Decline and
Growth to Decline also show significant negative figures >—1%. This component in trajectory
Increasing Moderate Decline is of less importance, though also negative. The contribution of
natural change to population decline has tended to increase for all trajectories, representing an
increasing depopulating effect as a result of a growing birth-death deficit.

Net internal migration has also contributed to population decline across trajectories, though
to a lesser extent than natural change. It explains differences in the extent of depopulation
levels across trajectories. Large negative net internal migration balances accentuate declines
in population. These exacerbating effects are particularly notable in Increasing High Decline
and Growth to Decline trajectories, undergoing periods of accelerated population decline since
2012 due to increasing losses thought internal migration, and persistent in Consistent High
Decline, Consistent Decline and Increasing Decline trajectories, as rates of internal migration
are consistent over time. The contributions of internal migration are less prominent in Increasing
Moderate Decline trajectories, reflected in marginal population losses and decreasing over time.
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Figure 6. Multinomial model (coefficients) characterizing differences across trajectories of
population decline. Note: Growth is using as the reference category; results are reported with a
95% CI and are sorted in ascending order according to coefficients for Constant High Decline;
see Table S2 for descriptive statistics, Fig. S1 for correlation matrices between variables and
Table S4 for coefficients, significance and CI. Source: Compiled by authors using data from
the INE.

The impact of international migration on population change appears to differ from that of
natural change and internal migration. Net balances in international migration have operated
to mitigate population losses or even generate growth during particular periods. Positive net
international migration balances consistently contributed to population growth across areas in all
six trajectories before the global financial crisis. However, the impacts of these positive balances
were unequal across trajectories, reflecting the capacity of areas to attract immigrants, and
explaining why some trajectories show transitions and others consistent patterns of depopulation.
Areas characterized by a Growth to Decline trajectory had a greater capacity to attract immigrants
prior to 2008, followed by the trajectories Increasing High Decline, Increasing Decline, and
Increasing Moderate Decline. Areas undergoing persistent trajectories of decline, Consistent High
Decline and Consistent Decline, seem to be less attractive settlement locations for immigrants.

Contextual drivers of population decline

We extend our analysis to explore a set of contextual factors underpinning our six trajectories
of population decline. To this end, we estimated a multinomial regression model using the
probability of an area to follow a particular depopulation trajectory as the function of a set of
demographic, geographic and economic factors. We used population growth as the reference
category for our dependent variable. Regression coefficients are thus interpreted in relation to
this baseline category. Fig. 6 and Table S4 display the results of our model.
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The results revealed that population size plays a prominent role in explaining variations
across depopulation trajectories in Spain. For all trajectories, except Increasing Moderate Decline,
coefficients for population size are the largest and significantly lower than in areas experiencing
population growth (i.e., the baseline category). This indicates that population decline is more
likely to occur in areas with smaller population size. Coefficients for Consistent High Decline
and Increasing High Decline trajectories are the largest suggesting that municipalities with fewer
inhabitants tend to experience high rates of depopulation.

The results identify over-aging as a strong predictor of depopulation. Statistically significant,
positive and large coefficients for over-aging indicate that the probability of embarking on a
trajectory of population decline is greater for municipalities with old population structures, relative
to a trajectory of population growth. The effects of over-aging are particularly prominent for
trajectories of Consistent High Decline, Increasing High Decline, Consistent Decline and Growth
to Decline. These results also indicate that areas experiencing these trajectories tend to have older
populations and may also explain the high contribution of negative natural change to population
decline, as mortality rates are likely high. An inverse effect is observed for the proportion of
young adults, suggesting that areas with substantial young adult populations are less likely to
follow a trajectory of population decline. The effect of young adult populations is particularly
pronounced for areas experiencing trajectories Consistent High Decline, Increasing High Decline,
and Consistent Decline. Inversely these results may signal the influence of low fertility in areas
with a low concentration of young adult populations, leading to negative rates of natural change.

Established immigration settlements tend to be correlated with a reduced likelihood of
experiencing depopulation. Negative coefficients for the percentage of foreign-born indicates
that areas with low foreign-born shares are less likely to experience population growth and more
likely to experience depopulation, except in the trajectory Growth to Decline, where there is
a greater share of foreign-born than in other trajectories of population decline. Regarding the
differences between depopulation trajectories, the results vary slightly from those observed in
the previous section. This is due to the introduction of other variables in the model, mainly the
proportion of young adults and over-aging.

Accessibility to cities also plays arole in increasing the probability of undergoing a trajectory
of population decline. Moderately large, positive coefficients for areas located over 40 km away
from core cities points to a consistently uniform higher probability of experiencing depopulation
than growth, particularly among trajectories with high rates of depopulation. This thus reveals
that remote areas are more likely to experience population decline than urban areas and rural
municipalities closer to major urban centers. To a lesser extent, altitude also appears to be a
distinguishing factor determining different pathways of depopulation. While there are positive
coefficients for altitude in trajectories Consistent High Decline, Increasing High Decline and
Growth to Decline, this variable is negatively correlated with places undergoing trajectories of
Increasing Moderate Decline.

Contextual factors population size in the capital city, proportion of nonfarming jobs and
proportion of housing rental appear to be less prominent across depopulation trajectories.
Negative coefficients for population size in the capital city and nonfarming jobs suggest a
higher probability to follow a pathway of depopulation than growth for municipalities with a
smaller population size in their capital city and a higher proportion of agricultural jobs. This
result is consistent across all our depopulation trajectories. Conversely, this indicates that these
municipalities are more likely to experience depopulation, but the above-mentioned variables do
not help to explain different trajectories of population decline. While areas with greater shares of
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housing rentals are less likely to embark on a trajectory of Consistent High Decline, this variable
does not seem to be an attribute differentiating depopulation from growth trajectories.

Discussion and conclusion

Despite national population growth, subnational population decline has been widespread across
Spain. We analyzed these areas to explore representative trajectories of population decline,
their geographical distribution and identify their key underpinning demographic causes and
contextual factors. Our findings expand existing knowledge on depopulation by evidencing that,
while population decline is more prevalent in rural areas, it also occurs across the rural-urban
continuum, specifically in 18.9% of core cities, 6.8% of suburbs and 15.1% of towns.

We present evidence showing that municipalities in Spain have followed well-defined
pathways of population decline, distinguishing six distinct patterns in terms of incidence, timing,
pace and sequence of population change. Consistent High Decline and Consistent Decline
emerged as the most common depopulation trajectories, accounting for 29.4% and 19% of all
depopulating municipalities in Spain and reflect the widespread prevalence, long-standing and
extent of population decline in rural areas. Broadly, the other four trajectories Increasing High
Decline (11.1%), Increasing Decline (19%), Increasing Moderate Decline (12.6%), and Growth
to Decline (9.1%) capture differences in the acceleration in the intensity of population decline
following the global financial crisis of 2008. The first three trajectories include municipalities
with transitions from population stability, moderate growth, or moderate decline to different
intensities of depopulation, while the latter displays a sudden change between significant
population growth rates and high intensities of decline. Our six trajectories include mostly
rural areas, but also certain small- and medium-sized cities experiencing Increasing Moderate
Decline.

Mapping these trajectories revealed well-defined spatial patterns, with contrasting trajectories
of population decline between northwestern and southern Spain. Trajectories encoding consistent
levels high decline and decline and accelerated patterns of high intensities of depopulation, such as
Consistent High Decline, Increasing High Decline and Consistent Decline, are overrepresented in
rural areas of northern-western Spain, particularly in the Castile y Ledn region (where some core
cities show increasing trends of moderate decline) and provinces eastern Madrid—Guadalajara,
Cuenca and Teruel. Municipalities with trajectories of Consistent High Decline, prevalent at
bordering regions of Portugal and in provinces northern, western and eastern Madrid, show
positive spatial autocorrelation, and, to a lesser extent, those comprised within the other two
trajectories. Areas with Consistent High Decline and Increasing High Decline are autocorrelated
each other as well. By contrast, municipalities encoding a late-onset and moderate depopulation,
the trajectory Increasing Moderate Decline, are prevalent in rural areas southern Spain, with the
highest level of spatial association. Trajectories depicting a reversal of Growth to Decline are
also correlated across space and widespread in rural areas of provinces southern Madrid.

We also evaluated the varying contributions of demographic factors, elucidating critical
differences in the timing and magnitude of depopulation between the six trajectories. Differences
in the magnitude of depopulation are mostly driven by the extent of natural decreases produced
by a birth-death deficit, which is greater in trajectories Consistent High Decline and Increasing
High Decline, and less important in the trajectory Increasing Moderate Decline. To a lesser
extent, internal migration also helps to explain different intensities of depopulation between
trajectories. Increased population loss due to internal migration has also resulted in transitions
from population stability or growth to decline in areas clustered within the Increasing High
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Decline and Growth to Decline trajectories. In contrast, international migration contributes to
mitigating population decline in all trajectories, mainly before the 2008 crisis, but with significant
variations between trajectories. International migration is also found to underpin trajectories from
stability, moderate decline or moderate growth to different intensities of decline, since former
receiving areas of foreigners ceased to benefit from international migration following the 2008
financial crisis. On the other hand, areas that did not attract migrants, grouped within trajectories
Consistent High Decline and Consistent Decline, experienced patterns of consistent population
decline in the 21st century.

We found that population size is the most important predictor of the propensity to undergo
population decline and the primary factor differentiating our set of depopulation trajectories.
Smaller population areas consistently have a higher probability to undergo population decline,
particularly Consistent High Decline and Increasing High Decline trajectories. Over-aging
also has an important role in increasing the likelihood of undergoing depopulation across all
trajectories, and especially trajectories of Consistent High decline and Consistent Decline. Acute
over-aging is likely to result in greater population losses from negative natural population
change. By contrast, greater representation of young adult populations reduces the probability
of depopulation, though their effects vary across depopulation trajectories. Large young adult
populations tend to greatly reduce the likelihood of experiencing Consistent High Decline and
Increasing High Decline. Accessibility from core cities and altitude also influence the probability
of embarking on a depopulation trajectory. While accessibility from core cities consistently
increases for all six depopulation trajectories, particularly for those with high intensities of
decline, the impact of altitudes is more varied, increasing the likelihood of undergoing a
trajectory of Consistent High Decline, Increasing High Decline or Growth to Decline, but having
little explanatory effect on explaining other trajectories.

Our results reflect important evolving and longstanding territorial inequalities across Spain.
Building on Franklin (2020), we conceptualized depopulation as an evolutionary process,
arguing that current population trends are fundamentally a function of past population changes.
Considering this connection was key to identify distinctive trajectories of depopulation and
understand differences in their timing, extent, duration and sequencing. Within our study,
areas experiencing trajectories of longstanding and consistent population declines, namely
High Consistent Decline, Increasing High Decline and Constant Decline, have histories of
depopulation. During the period of rapid industrialization in the 1950-1960s, these areas
recorded high levels of internal out-migration (Collantes and Pinilla 2011). The outflow of young
adults during this period has been linked to a subsequent fertility decline extending to present days
(Del Rey and Cebran 2010; Recafio 2017). As a result, these areas are now characterized by small
population size, high aging levels and natural-change deficits that drive contemporary population
declines. Depopulation is therefore a result of demographic changes, but also fundamentally alters
the demographic landscape of affected areas. These trajectories illuminate the self-reinforcing
nature of population decline, with compositional changes in populations both an outcome and
driver of further depopulation.

We presented evidence that internal out-migration still plays an important role in shaping
certain trajectories, specifically trajectories of Increasing High Decline, Growth to Decline, and
to a lesser extent, Consistent High Decline and Consistent Decline. The persistence of internal
out-migration indicates that these areas are not attractive to national residents, either because
of the type of jobs or contextual factors, such as remoteness or poor service provision. In this
context, immigration tends to be a key factor to mitigate population decline (Lee 2011; Newsham
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and Rowe 2021). Trajectories whose labor market can attract immigrants during economic
growth phases are able to mitigate depopulation. The capacity to retain immigrants over time
must also be considered, as the foreign-born reproduces local population patterns and are likely
to leave declining areas by internal migration (Recafio 2017; Gonzdlez-Leonardo 2020). As we
have shown, internal out-migration increased after the financial crisis in trajectories Increasing
High Decline and Growth to Decline, contributing to population shrinkage. This suggests that
some immigrants left these areas moving to other regions and evidences that the same contextual
factors that tend to push local populations are also associated with immigrants moving to
other areas across Spain.

Our findings may help in designing the recently announced COVID-19 recovery plan of
the Spanish Government and the European Union policies to mitigate depopulation by public
investment on local development. Policy measures are unlikely to mitigate depopulation in areas
experiencing trajectories of consistent and high levels of decline, with a sparse population size
and remoteness, as population decline is due to natural decrease as a consequence of the lack
of young populations and high levels of aging. We showed that declining rural municipalities
experiencing temporary growth due to immigration show a lower degree of aging, have better
accessibility and probably better labor market characteristics as well. Therefore, these areas have
the potential to respond to policy measures. We also evidenced that some cities in peripheral
regions have also shown an increasing trend of moderate population decline. Policies to combat
depopulation should give priority to such cities, as they play a major role in the economy of
peripheral regions.

We focused on identifying distinctive trajectories of population decline for areas experiencing
overall population loss between 2000 and 2020. Future research could extend our work determin-
ing temporary population decline in areas experiencing population growth and also investigate
the effects of COVID-19 on population decline. Recent evidence have shown that many areas
characterized by long-term trends of population decline recorded net internal migration gains
(Gonzalez-Leonardo et al. 2022a; Rowe et al. 2022) and it may have reverted depopulation trends.
Internal migration gains seem to have endured over 2020 and 2021 (Gonzalez-Leonardo et al.
2022b). The long-term effects of COVID-19 on population change are however to be determined.
Our work focused on a single country and categorized population decline into classes to define
trajectories using sequence analysis. Future work could also innovate through the application
of dynamic time warping to define trajectories of population decline utilizing the continuous
scale in which declines are captured. Future research could expand this focus to analyze the
trajectories of population decline globally both with traditional and digital footprint data sources,
as time series of global population estimates derived from satellite imagery become available.
Such analysis would provide a more holistic view of depopulation trajectories and potential ways
to tackle future issues of national population decline as population aging become widespread
across the globe.

Acknowledgements

This research was supported the Societat Economica Barcelonesa Amics del Pais in Spain.

References

Arango, J. (2015). “Espaila: una experiencia inmigratoria singular.” In Espaiia 2015. Situacion social,
268-75, edited by C. Torres. https://blogs.comillas.edu/informeespana/informe-espana-2015/
(accessed 9 June 2022).

19

85U8017 SUOWWIOD 3A a1 3|qeo!(dde s Aq pausenob afe ssjoe VO ‘9sn JO S3|nJ o} Aiq8UIIUO AB|IM UO (SUOTHPUOD-pUR-SWLBH 0D A8 | 1M AeIq | Bul UO//:SANY) SUORIPUOD pUe Swie 1 841 88S *[£202/T0/9T] Uo ARiqiTauliuo A8|IM ‘8o L Aq 2GeZT Uesb/TTTT OT/I0p/woo A8 Aleiq1jputjuoy/Sdny wo.y pepeojumod ‘0 ‘Ze9r8EST


https://blogs.comillas.edu/informeespana/informe-espana-2015/

Geographical Analysis

Bandrés, E., and V. Azo6n. (2021). La despoblacion de la Espafia interior. Madrid: Funcas.

Bayona-i-Carrasco, J., and F. Gil-Alonso. (2013). “Is Foreign Immigration the Solution to Rural Depopula-
tion? The Case of Catalonia (1996-2009).” Sociologia Ruralis 53(1), 26-51. https://doi.org/10.1111/j
.1467-9523.2012.00577.x

Bloom, D. E., D. Canning, and G. Fink. (2010). “Implications of Population Ageing for Economic Growth.”
Oxford Review of Economic Policy 26(4), 583-612. https://doi.org/10.1093/oxrep/grq038

Camarero, L. (1993). Del éxodo rural y del éxodo urbano: ocaso 'y renacimiento de los asentamientos rurales
en Espaiia. Madrid: Ministerio de Agricultura, Pesca y Alimentacion.

Casado-Diaz, J. M., L. Martinez-Bernabéu, and F. Rowe. (2017). “An Evolutionary Approach to the
Delimitation of Labour Market Areas: An Empirical Application for Chile.” Spatial Economic
Analysis 12(4), 379-403. https://doi.org/10.1080/17421772.2017.1273541

Cliff, A. D., and J. K. Ord. (1981). “Spatial processes, Pion, p. 20. In. Upton, G., Fingleton, B. (1985).”
In Spatial Data Analysis by Example: Point Pattern and Quantitative Data, 158—70. Wiley. https://doi
.org/10.2307/1269891

Coleman, D., and R. Rowthorn. (2011). “Who’s afraid of population decline? a critical examination of its
consequences.” Population and Development Review 37(1), 217-48. https://doi.org/10.1111/j.1728-
4457.2011.00385.x

Collantes, F., and V. Pinilla. (2011). Peaceful Surrender: The Depopulation of Rural Spain in the Twentieth
Century. Cambridge: Cambridge Scholars Publishin.

Collantes, F., V. Pinilla, L. A. Sdez, and J. Silvestre. (2014). “Reducing Depopulation in Rural Spain:
The Impact of Immigration.” Population, Space and Place 20(7), 606-21. https://doi.org/10.1002/psp
1797

Degado-Viiias, C. (2019). “Depopulation Processes in European Rural Areas: A Case Study of Cantabria
(Spain).” European Countryside 11(3), 341-69. https://doi.org/10.2478/euco-2019-0021

Del Rey, A., and M. Cebrén. (2010). “Population Replacement and Migration in Two Spanish Regions
during the Twentieth Century.” Population 65(3), 481-97. https://doi.org/10.3917/popu.1003.0545

Del Rey, A., and R. Grande. (2015). “A Longitudinal Analysis of Reproductive Behavior.” In Demographic
Analysis of Latin American Immigrants in Spain: From Boom to Bust, 133-53, edited by A. Domingo,
A. Sabater, and R. Verdugo. https://doi.org/10.1007/978-3-319-12361-5_6

Delgado Urrecho, J. M. (2018). “Méas Alld del Toépico de la Espafia Vacia: Una Geografia de la
Despoblacion.” In Informe Espaiia 2018, 232-95, edited by A. Blanco, A. Chueca, J.A. Lopez-Ruiz
and S. Mora. Madrid: Universidad Pontificia Comillas.

Delmelle, E. C. (2016). “Mapping the DNA of Urban Neighborhoods: Clustering Longitudinal Sequences of
Neighborhood Socioeconomic Change.” Annals of the American Association of Geographers 106(1),
36-56. https://doi.org/10.1080/00045608.2015.1096188

Domingo, A., and A. Cabré. (2015). “La demografia del siglo XXI. Evolucién reciente y ele-
mentos prospectivos.” In Espaiia 2015. Situacion Social, 63-73, edited by C. Torres.
https://blogs.comillas.edu/informeespana/informe-espana-2015/ (accessed 9 June 2022).

European Parliament. (2021). “How to tackle population decline in Europe’s regions?”” Report, News
European Parliament, 20 April.

Eurostat. (2020). “Population statistics at regional level.” https://ec.europa.eu/eurostat/statistics-explained/
index.php?title=Population_statistics_at_regional_level#Population_change (accessed 9 June 2022).

Ezeh, A. C., J. Bongaarts, and B. Mberu. (2012). “Global Population Trends and Policy Options.” The
Lancet 380(9837), 142-8. https://doi.org/10.1016/S0140-6736(12)60696-5

Faggian, A., J. Corcoran, and F. Rowe. (2017). “Special Issue on Youth and Graduate Migration.” The
Annals of Regional Science 59(3), 571-5. https://doi.org/10.1007/s00168-017-0845-2

Florida, R. (2002). The Rise of the Creative Class. New York: Basic books.

Franklin, R. S. (2020). “I Come to Bury (Population) Growth, Not to Praise it.” Spatial Economic Analysis
15(4), 359-73. https://doi.org/10.1080/17421772.2020.1802056

Gelman, A. (2008). “Scaling Regression Inputs by Dividing by Two Standard Deviations.” Statistics in
Medicine 27(15), 2865-73. https://doi.org/10.1002/sim.3107

Gil-Alonso, F., C. Lopez-Villanueva, J. Bayona-i-Carrasco, and I. Pujadas. (2021). “Towards an Even more
Spatially Diversified City? New Metropolitan Population Trends in the Post-Economic Crisis Period.”
Urban Science 5(2), 41. https://doi.org/10.3390/urbansci502004 1

20

8SUB01 SUOWILIOD BAIER.D B|edl|dde au Aq peusenob afe sapie VO ‘88N JO S9|NJ 10y AReiq1T 8UIIUO A8]IM UO (SUORIPUOD-PUR-SWLBY WD A3 1M Al 1 [BuIUO//SANY) SUORIPUOD PpUe SWS L 8U3 89S *[£202/T0/9T] uo AriqITauluo MM ‘o1 Aq LSE2T Uesb/TTTT OT/I0p/woo A3 IM A el jeul|uo//sdiy Wwo.y pepeojumod ‘0 ‘Ze9r8EST


https://doi.org/10.1111/j.1467-9523.2012.00577.x
https://doi.org/10.1111/j.1467-9523.2012.00577.x
https://doi.org/10.1093/oxrep/grq038
https://doi.org/10.1080/17421772.2017.1273541
https://doi.org/10.2307/1269891
https://doi.org/10.2307/1269891
https://doi.org/10.1111/j.1728-4457.2011.00385.x
https://doi.org/10.1111/j.1728-4457.2011.00385.x
https://doi.org/10.1002/psp.1797
https://doi.org/10.1002/psp.1797
https://doi.org/10.2478/euco-2019-0021
https://doi.org/10.3917/popu.1003.0545
https://doi.org/10.1007/978&hyphen;3&hyphen;319&hyphen;12361&hyphen;5&uscore;6
https://doi.org/10.1080/00045608.2015.1096188
https://blogs.comillas.edu/informeespana/informe&hyphen;espana&hyphen;2015/
https://ec.europa.eu/eurostat/statistics-explained/index.php?title=Population_statistics_at_regional_level#Population_change
https://ec.europa.eu/eurostat/statistics-explained/index.php?title=Population_statistics_at_regional_level#Population_change
https://doi.org/10.1016/S0140-6736(12)60696-5
https://doi.org/10.1007/s00168-017-0845-2
https://doi.org/10.1080/17421772.2020.1802056
https://doi.org/10.1002/sim.3107
https://doi.org/10.3390/urbansci5020041

Gonzélez-Leonardo et al. Understanding Population Decline Trajectories

Goerlich, F. J., F. Ruiz, P. Chorén, and C. Albert. (2015). Cambios en la estructura y localizacion de la
poblacion: Una vision de largo plazo (1842-2011). Bilbao: Fundacién BBVA.

Gonzalez-Ferrer, A., T. Castro-Martin, E. K. Kraus, and T. Eremenko. (2017). “Childbearing Patterns
among Immigrant Women and their Daughters in Spain: Over-Adaptation or Structural Constraints?”
Demographic Research 37, 599-634. https://doi.org/10.4054/DemRes.2017.37.19

Gonzilez-Leonardo, M. (2020). “Migraciones internas, inmigracion exterior y emigracién d espaiioles hacia
el extranjero: un balance por nivel educativo. ;Es Espafia un pais de baja movilidad?” Documents
d’Analisi Geografica 66(3), 591-627. https://doi.org/10.5565/rev/dag.596

Gonzélez-Leonardo, M. (2021). “Declive demografico y envejecimiento en las capitales de provincia.”
Cuadernos Geogrdficos 60(3), 5-28. https://doi.org/10.30827/cuadgeo.v60i3.17719

Gonzélez-Leonardo, M., A. L6pez-Gay, and A. Esteve. (2022a). “Interregional Migration of Human Capital
in Spain.” Regional Studies, Regional Science 9(1), 324—42. https://doi.org/10.1080/21681376.2022
2060131

Gonzélez-Leonardo, M., A. Lopez-Gay, N. Newsham, J. Recafio, and F. Rowe. (2022b). “Understanding
patterns of internal migration during the COVID-19 pandemic in Spain.” Population, Space and Place
28, e2578. https://doi.org/10.1002/psp.2578

Gonzélez-Leonardo, M., F. Rowe, and A. Fresolone-Caparrds. (2022). “Rural revival? The rise in internal
migration to rural areas during the COVID-19 pandemic. Who moved and Where?.” Journal of Rural
Studies 96, 332-342.

Gurria-Gascon, J. L., and A. Nieto-Masot. (2020). “Rururban Partnerships: Urban Accessibility and Its
Influence on the Stabilization of the Population in Rural Territories (Extremadura, Spain).” Land 9(8),
254. https://doi.org/10.3390/1and9080254

Johnson, K. M., and D. T. Lichter. (2019). “Rural Depopulation: Growth and Decline Processes over the
Past Century.” Rural Sociology 84(1), 3-27. https://doi.org/10.1111/ruso0.12266

Kabisch, N., and D. Haase. (2011). “Diversifying European Agglomerations: Evidence of Urban Population
Trends for the 21st Century.” Population, Space and Place 17(3), 236-53. https://doi.org/10.1002/psp
.600

Kahanec, M., and M. Pytlikova. (2017). “The Economic Impact of East—-West Migration on the European
Union.” Empirica 44(3), 407-34. https://doi.org/10.1007/s10663-017-9370-x

Kaufman, L., and P. J. Rousseeuw. (2009). Finding Groups in Data: An Introduction to Cluster Analysis.
New York: John Wiley and Sons.

Lee, R. D. (2011). “The Outlook for Population Growth.” Science 333(6042), 569-73. https://doi.org/10
.1126/science.1208859

Lesnard, L. (2010). “Setting Cost in Optimal Matching to Uncover Contemporaneous Socio-Temporal Pat-
terns.” Sociological Methods and Research 38(3),389-419. https://doi.org/10.1177/0049124110362526

Lépez-Gay, A. (2008). Canvis residencials i moviments migratoris en la renovacio poblacional de Barcelona.
Spain: CTESC.

Lépez-Gay, A., A. Anddjar-Llosa, and L. Salvati. (2020). “Residential Mobility, Gentrification and
Neighborhood Change in Spanish Cities: A Post-Crisis Perspective.” Spatial Demography 8, 351-78.
https://doi.org/10.1007/540980-020-00069-0

Molinero, F. (2019). “El espacio rural de Espafia: evolucién, delimitacién y clasificacién.” Cuadernos
Geogrdficos 58(3), 19-56. https://doi.org/10.30827/cuadgeo.v58i3.8643

Moncloa, L. (2021). “El Plan de Medidas ante el Reto Demogrifico destinard mads de 10.000 mil-
lones y 130 politicas activas a luchar contra la despoblacién y garantizar la cohesién territo-
rial y social.” La Moncloa. https://www.lamoncloa.gob.es/serviciosdeprensa/notasprensa/transicion-
ecologica/Paginas/2021/160321-plan-reto-demografico.aspx (accessed 9 June 2022).

Mulder, C. H. (2006). “Population and Housing: A Two-Sided Relationship.” Demographic Research 15,
401-12. https://doi.org/10.4054/DemRes.2006.15.13

Newsham, N., and F. Rowe. (2021). “Projecting the Demographic Impact of Syrian Migration in a Rapidly
Ageing Society, Germany.” Journal of Geographical Systems 23(2), 231-61. https://doi.org/10.1007/
$10109-018-00290-y

Newsham, N., and F. Rowe. (2022). “Understanding the Trajectories of Population Decline across Rural
and Urban Europe: A Sequence Analysis.” Population, Space and Place €2630. https://doi.org/10
.1002/psp.2630

21

5UB01 SUOWILIOD BAIIER.ID 3[qedljdde 8U) AQ PAUBACD 318 SDPILE YO ‘981 JO SN 0§ ARei]178UIIUO AB|IV UO (SUO T PUOO-PUE-SULLBILIC" A3 M AJe 1 PUIUO//SAIY) SUOIPUOD PUe S | au) 89S *[£202/T0/9T] Uo Akiqi7aulluo /1M 91 Ad ZGEZT UesB/TTTT 0T/I0pA0Y 3|1 ABIQIPUIIUO//SANY WO} POPEOIUMOQ ‘0 ‘ZEIVBEST


https://doi.org/10.4054/DemRes.2017.37.19
https://doi.org/10.5565/rev/dag.596
https://doi.org/10.30827/cuadgeo.v60i3.17719
https://doi.org/10.1080/21681376.2022.2060131
https://doi.org/10.1080/21681376.2022.2060131
https://doi.org/10.1002/psp.2578
https://doi.org/10.3390/land9080254
https://doi.org/10.1111/ruso.12266
https://doi.org/10.1002/psp.600
https://doi.org/10.1002/psp.600
https://doi.org/10.1007/s10663-017-9370-x
https://doi.org/10.1126/science.1208859
https://doi.org/10.1126/science.1208859
https://doi.org/10.1177/0049124110362526
https://doi.org/10.1007/s40980-020-00069-0
https://doi.org/10.30827/cuadgeo.v58i3.8643
https://www.lamoncloa.gob.es/serviciosdeprensa/notasprensa/transicion-ecologica/Paginas/2021/160321-plan-reto-demografico.aspx
https://www.lamoncloa.gob.es/serviciosdeprensa/notasprensa/transicion-ecologica/Paginas/2021/160321-plan-reto-demografico.aspx
https://doi.org/10.4054/DemRes.2006.15.13
https://doi.org/10.1007/s10109-018-00290-y
https://doi.org/10.1007/s10109-018-00290-y
https://doi.org/10.1002/psp.2630
https://doi.org/10.1002/psp.2630

Geographical Analysis

Patias, N., F. Rowe, and D. Arribas-Bel. (2021). “Trajectories of Neighbourhood Inequality in Britain:
Unpacking Inter-Regional Socioeconomic Imbalances, 1971-2011.” The Geographical Journal 188(2),
150-65. https://doi.org/10.1111/geoj.12420

Recaiio, J. (2017). “The Demographic Sustainability of Empty Spain.” Perspectives Demografiques 7, 1-4.
https://doi.org/10.46710/ced.pd.eng.7

Reynaud, C., S. Miccoli, F. Benassi, A. Naccarato, and L. Salvati. (2020). “Unravelling a Demo-
graphic ‘Mosaic’: Spatial Patterns and Contextual Factors of Depopulation in Italian Municipalities,
1981-2011.” Ecological Indicators 115(106356), 1-6. https://doi.org/10.1016/j.ecolind.2020.106356

Rodriguez-Pose, A., and T. D. Ketterer. (2012). “Do Local Amenities Affect the Appeal of Regions in
Europe for Migrants?” Journal of Regional Science 52, 535-61. https://doi.org/10.1111/j.1467-9787
.2012.00779.x

Rodriguez-Vignoli, J., and F. Rowe. (2018). “How Is Internal Migration Reshaping Metropolitan Populations
in Latin America? A New Method and New Evidence.” Population Studies 72(2), 253-73. https://doi
.org/10.1080/00324728.2017.1416155

Rowe, F. (2017). “The Chilean Internal Migration (CHIM) Database: Temporally Consistent Spatial Data
for the Analysis of Human Mobility.” Region 4(3), 1-6. https://doi.org/10.18335/region.v4i3.198

Rowe, F., A. Calafiore, D. Arribas-Bel, K. Samardzhiev, and M. Fleischmann. (2022). “Urban exodus?
Understanding human mobility in Britain during the COVID-19 pandemic using Meta-Facebook data.”
Population, Space and Place, €2637. https://doi.org/10.1002/psp.2637

Rowe, F., M. Bell, A. Bernard, E. Charles-Edwards, and P. Ueffing. (2019). “Impact of Internal
Migration on Population Redistribution in Europe: Urbanisation, Counterurbanisation or Spatial
Equilibrium?” Comparative Population Studies 44, 201-34. https://doi.org/10.12765/CPoS-2019-18

Sobotka, T., and A. Fiirnkranz-Prskawetz. (2020). “Demographic Change in Central, Eastern and Southeast-
ern Europe: Trends, Determinants and Challenges.” In 30 Years of Transition in Europe. Cheltenham:
Edward Elgar Publishing.

Soja, E. (2000). Postmetropolis: Critical Studies of Cities and Regions. Oxford: Blackwell.

Studer, M., and G. Ritschard. (2014). “A Comparative Review of Sequence Dissimilarity Measures.”
Report, LIVES Working Paper, Geneve.

Susino, J., and R. Duque. (2013). “Veinte afios de suburbanizacién en Espafia (1981-2001): El
perfil de sus protagonistas.” Documents d’Analisi Geografica 59(2), 265-90. https://doi.org/10.5565/
rev/dag.31

Turok, I., and V. Mykhnenko. (2007). “The Trajectories of European Cities, 1960-2005.” Cities 24(3),
165-82. https://doi.org/10.1016/j.cities.2007.01.007

UN. (2019). World Population Prospects 2019. Report, United Nations, New York.

Ward, J. R. (1963). “Hierarchical Grouping to Optimize an Objective Function.” Journal of the American
Statistical Association 58(301), 236—44. https://doi.org/10.2307/2282967

Wolff, M., and T. Wiechmann. (2018). “Urban Growth and Decline: Europe’s Shrinking Cities in a
Comparative Perspective 1990-2010.” European Urban and Regional Studies 25(2), 122-39. https://
doi.org/10.1177/0969776417694680

Supporting information

Additional Supporting Information may be found in the online version of this article at the
publisher’s web site.

22

B5URD | SUOLLILLIOD SAIERID) 3|1 dde au3 Aq pausenob 818 SopILe YO (88N JO SaIN. o A1 8UIIUO AB|IM UO (SUORIPUOO-PUR-SLUBY Y A8 | 1M ARe.q 1 Ul UO//SANY) SUOHIPUOD PUe SWi L 8U) 885 *[£20¢/T0/9T] uo ARiqiTauliuo ABim ‘1801 Aq 2GE2T UesB/TTTT 0T/10p/woo Ao 1M AReiq1iou!uo//SANY Wouy papeoumod ‘0 ‘ZE9VBEST


https://doi.org/10.1111/geoj.12420
https://doi.org/10.46710/ced.pd.eng.7
https://doi.org/10.1016/j.ecolind.2020.106356
https://doi.org/10.1111/j.1467-9787.2012.00779.x
https://doi.org/10.1111/j.1467-9787.2012.00779.x
https://doi.org/10.1080/00324728.2017.1416155
https://doi.org/10.1080/00324728.2017.1416155
https://doi.org/10.18335/region.v4i3.198
https://doi.org/10.1002/psp.2578
https://doi.org/10.12765/CPoS-2019-18
https://doi.org/10.5565/rev/dag.31
https://doi.org/10.5565/rev/dag.31
https://doi.org/10.1016/j.cities.2007.01.007
https://doi.org/10.2307/2282967
https://doi.org/10.1177/0969776417694680
https://doi.org/10.1177/0969776417694680

	{Understanding Population Decline Trajectories in Spain using Sequence Analysis}
	Introduction
	Background
	Proximate demographic drivers of population decline
	Contextual drivers of depopulation
	Spain case study: A long history of subnational population decline
	Data and method
	Data
	Method
	Stage 1
	Step 2
	Stage 3
	Step 4
	Step 5
	Results
	Population change during the XXI century
	Identifying population decline trajectories during the 21st century
	Geographical distribution and spatial autocorrelation between trajectories
	Demographic drivers of population decline
	Contextual drivers of population decline
	Discussion and conclusion
	Acknowledgements
	Supporting information

